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detection in which changes in the structure can be flagged up in an automated fashion
by permanently installed transducers. In a previous paper by the authors, the inner
product vector (IPV) was proposed as a damage detection algorithm which uses cross
correlation functions between response measurements. Implicitly assumed in the
formulation is that the response quantity is that of displacement resulting from white
noise excitation. In this paper, the IPV technique is first reviewed and then generalised
to address velocity and acceleration response to band pass white noise excitation. It is
shown that the IPV is a weighted summation of the mode shapes, and the effect of some
particular measurement noise on the IPV can be adaptively eliminated in the calculation
of IPV. Then, the damage detection method based on changes in the IPV is proposed.
Finally, damage detection experiments of shear frame structure, honeycomb sandwich
composite beam and aircraft stiffened panel are presented to illustrate the feasibility
and effectiveness of the proposed method.
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1. Introduction

Investigations of structural damage detection based on vibration testing have been hot topics in recent decades [1-4].
Depending upon whether a precise analytical model of the structure is required, vibration based structural damage
detection methods can be classified as model based structural damage detection methods or non-model based structural
damage detection methods. In model based structural damage detection methods, such as the investigations of Li and Law
[5], Park [6], Dilena and Morassi [7], Dyke and Koh [8] and Yu et al. [9], a model updating procedure is always needed.
This might be a complex task requiring either model reduction or modal expansion [10] and regularization of a potentially
ill-conditioned updating matrix [11]. Non-model based structural damage detection methods are used to avoid some of the
drawbacks of model based structural damage detection methods. In non-model based structural damage detection
methods, a precise analytical model of the structure is not required, and the damage feature is directly extracted from the
dynamic responses or modal parameters. As the computation task is usually not so complex in non-model based structural
damage detection methods, it can be easily performed in online damage detection. Generally speaking, there are also two
types of non-model based structural damage detection methods. The first method is based on modal parameters extracted
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from time domain or frequency domain responses (such as investigations of Kim et al. [12], Dilena and Morassi [13],
Alvandi and Cremona [14], Choi et al. [15], Wong et al. [16]), and the damage is detected from the differences between the
measured modal parameters of the current and intact structures. The other method is based on time domain responses or
frequency domain responses directly (such as investigations of Worden et al. [17], Manson et al. [18], Pierce et al. [19],
Wang and Ren [20], Fassois and Sakellarou [21],Trendafilova and Manoach [22]), and the damage is detected from the
differences between the measured time domain or frequency domain responses of the current and intact structures.

In the field of non-model based structural damage detection methods, the authors of this paper have previously
proposed a damage detection method based on the inner product vector (IPV) of displacements. The IPV is related to the
mode shapes and can be directly calculated from the time domain vibration responses to white noise excitation. The
effectiveness and veracity of the proposed method were demonstrated by numerical simulation results of delamination
damage detection for a composite laminate beam [23]. As the IPV can be directly calculated by time domain vibration
response, and the damages are located by the local maximum of the damage index defined by the IPV, the IPV-based
structural damage detection method can be potentially used as an online damage detection method. In our foregoing
research, the theory of IPV is based on the cross correlation functions of displacement response under white noise
excitation. However, in practice we can only obtain band pass white noise excitation and it may also be easier to measure
other types of response (such as velocity or acceleration). The research in this paper addresses these limitations.

In this paper, firstly, the definition of the IPV is reviewed. Then the influences of response type, excitation frequency
bandwidth, and measurement noise on the IPV are studied. Thirdly, the IPV-based structural damage detection method is
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proposed. And then, experimental examples of stiffness reduction detection of shear frame structure, debonding damage
detection of honeycomb sandwich composite beam and bolt loosening detection of aircraft stiffened panel are adopted to
illustrate the feasibility and effectiveness the IPV-based structural damage detection method. Finally, some conclusions are
summarized.

2. Theory of inner product vector
2.1. Inner product vector

The inner product vector is based on the modal identification technique known as Natural Excitation Technique (NEXT),
in which it is exploited that the cross correlation functions between two responses under white noise excitation have the
form of the impulse response function [24,25]. Thus, the NEXT is reviewed prior to the review of the inner product vector
for displacement responses. Then, inner product vector is reviewed and generalised to address velocity and acceleration
response.

2.1.1. Natural excitation technique (NEXT)
Assuming zero initial conditions, the displacement x;(t) at point i due to excitation fi(t) at point k is

n ot

%= > by [ fiogt-nde (1)
r=1 v o0

where ¢, is the ith element in the rth mode shape; m,, {; and w,, are the modal mass, modal damping ratio and natural

frequency of the rth mode, respectively; wg = wnr(1 —Cf)”z is the damped natural frequency of the rth mode; n is the

number of modes; g,(t)is the impulse response function related to modal parameters of the rth mode, i.e.

0, t<0
gty=3 efront ()
g sin(wg,t), t=0

Then, the cross correlation function of responses x; and x; under the excitation f; can be expressed as

n_n ot t+T

RosiD= D 3 dubudidis | [ at+T-o-nEfioNim)dode (3)

r=1s=1 —00 J —00

where subscripts r and s indicate the rth and sth modal parameters, respectively; subscripts i, j and k indicate the ith, jth
and kth measurement point, respectively.
If the excitation f; is white noise, then

E{fi(0)fk(0)} = Ry5, (1—0) = 4 6(1—0) (4)

where 20, is a constant representing the one-side auto-spectral density of white noise, J(t) is the Dirac Delta function.
Then, substituting Eq. (4) into Eq. (3) and considering m excitations, the cross correlation function of responses x; and x;
under m excitations can be simplified as

& ‘z)ircj,r e

RX,‘XJ‘(T)Z mrg
rWdr

“eronT sin(cog, T+ ) (5)

r=1
where G;, is a coefficient dependent on the rth modal parameters and response measurement points j, 9, is a phase
dependent on the rth modal parameters. Eq. (5) is the fundamental formula of the NExT modal identification technique.
Thus, modal identification techniques for impulse response functions can also be directly applied to the cross correlation
functions between two responses under white noise excitation [24,25].

2.1.2. Definition of inner product vector

In principle, a damage detection procedure under white noise excitation might comprise: (1) identifying the modal
parameters of the structure based on NEXT; (2) utilizing the identified modal parameters to detect damage of the structure.
However, identification errors inevitably occur in the modal identification procedure, which may influence the
effectiveness of the damage detection methods. In order to avoid the effect of errors in modal identification on the
damage detection procedure, the IPV was proposed in [23], and a generalised definition of the IPV is proposed in
the following section.

When the time lag T=0, and considering the cross correlation function between all combinations of response
measurement points 1,2, ..., p, a p x p dimensional matrix can be obtained. For convenience, the Inner Product Vector is
defined by one row (or column) of the p x p dimensional matrix, as follows:

R{Y = [Ry,,(0).Ruyx, (0),. . Ry (O)]" (6)
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where Ry (0) = 37 _ (3 Gjr SIN(Sr)/mrgr) = 571 i, 1S is a coefficient dependent on the rth modal parameters
and the response measurement point j and the excitation posmons the superscript ‘dis’ indicates that the quantity is
related to displacement, and x; can be considered as the displacement response at the reference measurement point for the

IPV. Then, the theoretical formula and calculating formula for the IPV can be obtained, respectively, as follows:

R?I;\S/_ Z dls (/)lr-d)Zr' . ¢pr] - Z dls (7)
r=1 r=1
dis _ 1 T
RH’V: ﬁs[<x]vxj>'<x2v)(j>v---v<xpvxj>] (8)

where ¢, =[$1,, Py - .,(;’)pr]T is the rth mode shape, <X,y is the inner product of the two vectors x and y, N; is the length of
x or y. Therefore, the IPV is a weighted summation of the mode shapes of the structure, and the weighting factor of each
mode shape only depends on the modal parameters of the structure. Meanwhile, the IPV can be directly calculated by the
time domain vibration responses. As we know, changes in local physical parameters can induce abrupt changes in some
mode shapes. Accordingly, the IPV of the damaged structure may also have abrupt changes. Thus, the IPV may be adopted
as damage feature vector for structural damage detection.

2.1.3. Inner product vector defined by velocity or acceleration under white noise excitation
As the responses under white noise excitation are stationary stochastic process, the following equation is satisfied
[26,27]:
Riox,(T) = Rigp (T) = —Rygs,(T)
R (T) = —Ry5,(T)
R (T) = Ry,5,(T) (9)
where x;(t) = dx;(t)/dt and X;(t) = d2><,4(t)/dt2 are the velocity and acceleration response, respectively; Ry, (T) and Ry, (T) are
cross  correlation functions calculated by velocity and acceleration, respectively; R (T)=dRy, X}(T)/dT

R’,QXJ(T)_dzRXX (T)/dT? and R (T) = d“RX,x,(T)/dT4 are the first-order, second-order and fourth-order derivatives of the
cross correlation function Ry (T) with respect to changes in time lag T, respectively. Thus

Ry, (T) = —Rix, (T) = Z "i’:wfdr ~LronT [7 202 sin(@g; T+ 95) +2(, 0nr gy cos(wdrTJr9r)+w§rsin(wdrT+9r)] (10)
T
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T
+4, 03, cos(@a, T+ 9)+ @i, sin(wg, T+ 9] (11)
Then, when time lag T=0
Ry, (0) = Z (’b" it 18 { Cow sin(.‘)r)+2§rwmwdrcos(9r)+w§,sin(9,)] Z et (12)

r=1

n
Gi .
Rez,(0)= 1:;’:70)’; { 4 sin(9,)—40 03,4 coS(9)—6(2 w2, 13, SIN(9y) + 4L r 07, COS(Ir) + W, sm(.f)r)} E i ks
r=

r=1

(13)

where ;c"e' and ki are coefficients dependent on the rth modal parameters and the response measurement point j and the
exc1tat10n posmons the superscrlpt ‘vel’ or ‘acc’ indicate the quantity is related to velocity or acceleration, respectively.
Similar to Eq. (6), the IPVs R} and RisS, which are constructed by velocity and acceleration, respectively, are defined as

RISy = [Ri,5,(0).Riss, (0),. . R, (0N (14)

RSy =[Rs,x,(0), Ri,z,(0), ..., Ryz,(0)]" (15)

Thus, the theoretical formula of IPVs of velocity and acceleration are

R},P?\ll - Z VEI ¢1rv ¢2r' d)pr] - Z VEI (16)
r=1 r=1
R?l'(’:\c/ = Z Kacc ¢lr' d)er o ¢pr]T = Z Kaccd)r (17)

r=1 r=1
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The IPVs RYS, and RS can be calculated by

1 L .. .
R}'pe\l/=ﬁs[<X1,Xj>,<X2,Xj>,..-.<Xp,Xj>]T (18)
Rfﬁ\c/=ﬁs[<X1,Xj>,<X2,Xj>,..-.<Xp,Xj>]T (19)

Similar to the IPV defined by displacement, the IPV defined by velocity or acceleration may be adopted as a damage
feature vector for structural damage detection as well.

2.2. Inner product vector under band pass white noise excitation

In the above section, the theoretical formulae (7), (16) and (17) for IPVs are deduced based on the assumption that the
excitations are white noise. Unfortunately, the ideal white noise with unlimited bandwidth is inexistent in practice.
Usually, band pass white noise (i.e. bandwidth limited white noise) is utilized instead. Therefore, IPVs under band pass
white noise excitation are investigated in this section.

If the bandwidth of the white noise is limited, the auto correlation function of white noise in Eq. (4) should be changed
to the auto correlation function of band pass white noise, which is given by [26]

o
R (-0) = E{0ito)} = (Mg 47 cos2nCiz-)) ) (20)

where the constant o is the one-side auto-spectral density of the band pass white noise, G, is the bandwidth and G is
central frequency. Substituting Eq. (20) into Eq. (3), one obtains

t t+T 1 C —
RoiD= 323" dybuatichi [ [ acasT-oge-n D osenCa-ondods (21)

r=1s=1

Changing the variables of integration by letting t—o =14, t—7=15, Eq. (21) becomes

x, Jfk(T) Z z (/)lr(pqus]sd)ks/ / O‘kckgr(T‘FAl)gs()Z)

r=1s=1

SIH(TCC’(()q 722)) , , 5
WCOS(ZRCKC(M —12)) d/b‘l d/L2 (22)

Though the terms involving T can be separated from those involving /; by the definition of g(T+1,) [24], the lower limit
of the inner integration is a function of T. Thus, it is impossible to separate the variable T from the integration, i.e. Eq. (22)
cannot be simplified in the form of Eq. (5). Fortunately, as the IPV is defined by the cross correlation when time lag T=0,
only the cross correlation functions at time lag T=0 need to be discussed. Meanwhile, as it is impossible to obtain an
analytical formula for Ry (T) in the form of Eq. (5), IPVs of velocity and acceleration cannot be deduced by the definition of
IPV of displacement through Eq. (9). Therefore, under band pass white noise excitation, IPVs defined by displacement,
velocity and acceleration are discussed.

2.2.1. Inner product vector defined by displacement
Substituting T=0 and Eq. (2) into Eq. (22)

Ry (0) = Z Z Pt s Pis /Jroo/JrooOCkae*‘V’w"’;“7:5“)”522 Sin(mgrA1)sin(wgr42)
‘ 1 TrqrMsWgs
51n(2an(}1—)2))cos(2an c(A1—
21C(A—42)
It is easily verified that the double integration in the above equation is convergent; thus

xxjfk(o)— Z z ¢1r¢kr¢]s¢ks ;:(h:S (24)

T 0 TrWarMs s

) 47, dzs (23)

where ﬁfgﬁs is the value of the double integration, which is dependent on the rth and sth modal parameters, the one-side
auto-spectral density oy, bandwidth G, and central frequency Cy . of the band pass white noise.
Thus, the cross correlation function due to m excitations is expressed as

n n m dis ) .
Rx,»xj(o): Z Z Z ﬂk,rs lr¢kr¢]s¢ks _ Z ¢1r dis (25)

Fciisiis: Mr@arMsWds

. dis
where Cﬁ‘f =30 SR % is the weighting factor of the rth mode shape, which is dependent on the reference
response measurement point j, the rth modal parameters (including natural frequency, mode shape, modal damping and
modal mass), and all the band pass white noise excitations (including the number of excitations, the position of each
excitation, and their auto-spectral density, bandwidth and central frequency). Then substituting Eq. (25) to Eq. (6), the

theoretical formula for the IPV calculated from displacements under band pass white noise excitation can be achieved.
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2.2.2. Inner product vector defined by velocity or acceleration
Similar to displacement and assuming zero initial conditions, the velocity x;,(t) and acceleration X;,(t) at point i due to a
single excitation fi(t) at point k are

n t
Xik(t) = Z ¢ir¢kr / fk(T)g.r(t*T)dT (26)
r=1 v
. n t .
%= bydie [ FOR-Ddr (27)
r=1 %
where
0, t<0
&= Sigo1={ et (28)
r dee" [_Crwnr sin(wqrt) + Wgr COS(CUdrt)] , t=0
mrgy
&2 0, t<0
O _— J— 757{’))"{
80 =gz l&r 0= c;an [ 202, Sin(wgrt)— 2 nr gy cos(wd,t)—wﬁrsin(wdrt)], t>0 (29)
T T

Then, using the same procedure as the deduction for displacement IPV, the cross correlation functions of velocities and
accelerations due to m excitations are expressed as

n, o n am geel irPrr PjsPis - el
Ryx,(0) = PlorsPir Dur Pis Phs _ el 30
4, (0) T;S;k; iy g Mo r;dm e (30)
& & & ﬁzcrcsgbirq&qusjsd)ks n
s — PR s PIrkr 7ys Fks | pacc
Rix,(0) = ;; k; s a0, ; buliy (31)

where ﬂ‘,frls and S5 are coefficients dependent on the rth and sth modal parameters, the one-side auto-spectral density o,

bandwidth C, and central frequency Cy of the band bass white noise; C}ffl = R LB kr Pjs Pres /Mr W Ms ) and

= 201 k= 1 (BrrsPrr Bjs Prs/MrgrMscogs) are the weighting factors of the rth mode shape, which is dependent on the

reference response measurement point j, the rth modal parameters (including natural frequency, mode shape, modal
damping and modal mass) and all the band pass white noise excitations (including the number of excitations, the position
of each excitation, and their auto-spectral density, bandwidth and central frequency). Then, the theoretical formula for the
IPV calculated from velocities or accelerations under band pass white noise excitation can be achieved by utilizing Eq. (30)
instead of Eq. (12) or utilizing Eq. (31) instead of Eq. (13).

2.3. Influence of measurement noise on inner product vector

Based on the definition of IPV in this paper, it is easy to verify the robustness of the IPV to noise using the same
procedure as our previous research [23]. It can be concluded that: (1) the point inner product in the IPV is polluted by the
measurement noise and (2) the cross inner product in the IPV is unpolluted by the measurement noise. However, it should
be mentioned that the measurement noise should satisfy the following assumptions: (1) the measurement noise has zero
mean; (2) the measurement noise is independent of the vibration response without measurement noise; (3) the
measurement noise of different measurement points is independent of each other.

As the measurement noise does not satisfy the above three assumptions well, both the cross inner product and point
inner product will be polluted by measurement noise, but the effect on the point inner product is more severe. Two
potential methods may be adopted to deal with the effect of measurement noise on the point inner product: (1) when the
measurement noise level is not serious, and the measurement noise level is unchanged in the measurement of intact and
damaged structures, a damage index defined by the difference between the IPVs of the intact and damaged structures can
be utilized to decrease the effect of measurement noise (i.e. the method selected in this paper, see Section 3.1); (2) the
point inner product can be discarded in the inner product vector, i.e., the response at the reference measurement point is
merely a reference, and its point inner product is not utilized in the damage detection procedure.

3. Structural damage detection method based on inner product vector
3.1. Definition of damage index

Local damage in the structure can induce changes in local physical parameters (such as mass or stiffness) of the
structure, as well as abrupt changes in local mode shapes. Accordingly, the IPV of the damaged structure may exhibit
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abrupt changes. However, changes in physical parameters of the damaged structure are usually rather small in the initial
stage of damage detection, so changes in the IPV of a damaged structure will be smooth and cannot be distinguished
clearly. Thus, the damage index can be formulated by the changes between the IPVs of the intact and damaged structures.
In theoretical formulae of the IPVs, there is a multiplying constant «, referring to the auto-spectral density of the band pass
white noise excitation. In order to eliminate the influence of the auto-spectral density of the white noise excitation, the IPV
should be normalized at first. In the current research, the Rjpy is normalized by its root mean square value

Ripy
RMS(Rypv)

For the sake of convenience, the normalized IPV is still denoted by the symbol Rpy in the following sections. Then, the
local damage index can be formulated as

Ripy = (32)

Dipv,i = Riby,i—Riby (33)

where RY, ; and R, ; indicate the ith element in the IPVs of the intact and damage structures, respectively. Thus, the
damage index is defined as Dipy = {Dipy.1,Dipv,2,- - .Dipv.n,, }- Supposing that the noise level of the same measurement point is
unchanged in the intact and damaged structure, the values of point inner products of the intact and damaged structure are
approximately polluted by the same value according to the variance of the measurement noise, respectively. Thus, the
absolute change in point inner products of the intact and damaged structures is of benefit to decrease the effect of
measurement noise on the damage index Djpy. Therefore, the damage index formulated by Eq. (33) improves the
robustness of the IPV-based structural damage detection method to noise, and the damage might be located by abrupt
changes in Djpy. In order to utilize the local maximum of the damage index to locate the damage, three different types of
abrupt changes in Djpy should be considered, as follows.

If the abrupt change is an “impulse change” (see Fig. 1(a)), the damage location of the structure is in the vicinity of the
measurement point corresponding to the local maximum of Dypy.

If the abrupt change is a “step change” (see Fig. 1(b)), the first-order difference of Djpy is utilized as the damage index,
which is defined by

D'ipv,i+05 = Dipv,it1—Dipy,i (34)

where i=1,2, ..., N;,—1, N, is the number of elements in Dypy. The abrupt changes in Djpy correspond to the local
maximum of D'jpy. Then, if the local maximum of D’jpy occurs in i+0.5, the damage is located between the measurement
point i and i+1.

If the abrupt change is a “weak impulse change” (see Fig. 1(c)), the second-order difference of Dypy is utilized as the
damage index, which is defined by

D"ipv,i+1 =Dipv,it2—2Dipv i1 +Dipy,i (35)

where i=1,2, ..., N;,,—2. The abrupt changes in D;py correspond to the local maximum of D”;py. Then, if the local maximum
of D”jpy occurs in i+1 the damage is located in the vicinity of the measurement point i +1.

It should be emphasized that the abrupt changes in D;py can be directly utilized to locate the damage irrespective of the
abrupt changes in D;py being “impulse change”, or “step change” or “weak impulse change”. However, in order to locate
the damage more clearly and propose an automatic detection procedure, the first- or second-order difference can be
performed on Djpy. And then, the local maximum of Dipy or D'jpy or D”jpy can be utilized to locate the damage.

After the damage is located by the abrupt changes in Djpy, the damage extent may be evaluated by the extent of the
abrupt changes in D;py. However, the relations between abrupt changes in D;py and damage extent are rather complex, and
the relations should be different for different models. Meanwhile, the main purpose of the proposed method is merely to
locate the damage. Therefore, the detection of damage extent is not considered in this research.

3.2. Threshold for damage detection
Many damage detection methods, especially the methods in which damage is detected by the local maximum of the

damage index, refer to a threshold for classifying the damaged and intact structure. Some investigations, such as Wang and
Ren [20], Trendafilova and Manoach [22], Kim and Stubbs [28], showed good results even though the thresholds were not

(a) (b) (c)

D PV

z 2
S S| T~
> > >

Measurement Point Measurement Point Measurement Point

Fig. 1. The types of abrupt changes in Djpy: (a) impulse change, (b) step change and (c) weak impulse change.
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defined. However, it may be difficult to distinguish the local maximum caused by local damage and various errors. In
conclusion, choosing the threshold should be a critical problem for utilizing such methods in practice.

The IPV-based structural damage detection method proposed in this paper is one such method in which the damage is
detected by the local maximum of the damage index. Local maxima in Dypy (or D'jpy or D”jpy) can arise due to local damage,
but also due to various errors, such as measurement noise and assumptions of the excitations. Therefore, a threshold is
needed to distinguish a local maximum caused by local damage and various errors.

Different methods for ascertaining the threshold were proposed by many researchers for their methods. For example, in
the damage detection method based on outlier analysis, Worden et al. [17] assumed that the observation vectors of the
intact structure are normally distributed, and used Monte Carlo simulation to define a threshold that is just dependent on
the number and dimension of the observation vectors. In the investigation of Yan et al. [29], they also assumed that the
measurement data of the intact structure are normally distributed, and based on the mean value and standard deviation of
the measurement data, the threshold was defined by the 3¢ criterion. In the investigation of Alvandi and Cremona [14] and
Choi et al. [15], the statistical pattern recognition based on the Neyman-Pearson criterion was adopted to classify the
damaged and intact structure, and then the threshold was defined for different confidence levels.

The fundamental assumptions for defining the thresholds in the above researches were that the measurement data of
the intact structure are normally distributed. Then, the measurement data of the damaged structure can be distinguished
as outliers based on the threshold for the particular confidence level. The method adopted in this research is similar to that
in reference [29], i.e. for a particular confidence interval, the upper threshold t; and lower threshold t; are defined by the
mean value and standard deviation of D;py (or D'jpy or D”;py), as follows:

th = pUp+0cOp
tj= Up—0ucop (36)

where up and op are the mean value and standard deviation of Dipy (or D'py or D”jpy), respectively, and o is a coefficient
corresponding to a confidence interval, for example o.=1.5 corresponds to a confidence interval of 86.64% with the
assumption of a normal distribution. When the elements of Dipy (or D'ipy or D”jpy) fall in the region between t; and ty,
the structure is judged to be intact; otherwise, the structure is damaged.

Based on the above analysis, the procedure for utilizing the IPV-based structural damage detection method should be as
follows:

Step 1: acquire time domain vibration responses of each measurement point of the intact structure under band pass
white noise excitation;

Step 2: acquire time domain vibration responses of the current structure under the similar experimental condition as
the test for the intact structure.

Step 3: calculate IPVs of the intact and current structures and the damage index Djpy, and then choose Djpy or D'jpy Or
D’jpy as the damage index based on the type of the abrupt changes in Dypy.

Step 4: set the confidence interval factor o, and define the threshold, and then locate the damage by the local maximum
of the damage index, which is beyond the threshold.

4. Experimental validations

As the IPV-based structural damage detection method was verified in our previous research by simulative examples
[23], three experimental damage detection examples were performed in the current research, i.e. stiffness reduction
detection of shear frame structure, debonding damage detection of honeycomb sandwich composite beam and bolt
loosening detection of aircraft stiffened panel. As the accelerations are much easier to be acquired simultaneously in the
experiment, we utilize the accelerations in the following experimental examples.

4.1. Shear frame structure

The 8-storey shear frame structure is shown in Fig. 2. There are 4 braces between each two floors, and each brace
consists of 3 steel columns (the dimension of each column is 139 mm x 27 mm x 1 mm), i.e. there are 12 steel columns
between each two floors. The stiffness of the frame in the y direction is much higher than the stiffness in the x direction,
and only the vibration in the x direction is considered. In the experiment, the structure is excited at the first floor, and 8
accelerometers are affixed at each floor (as shown in Fig. 2). The local damage that occurred in the structure can be easily
simulated by removing the steel column(s) between two floors; for example, the local damage extent (reduction of local
stiffness) is approximately 1/12 corresponding to removing one steel column between two floors. And then 9 different
damage cases are simulated in our experiment. Including the intact structure (which is utilized to illustrate that the IPV-
based structural damage detection method can be utilized to distinguish the damaged and intact structures), 10 structural
states are adopted as the current states to be detected, as listed in Table 1.

The first two natural frequencies of the intact structure can be easily measured by the sweep sine method, and they are
2.35 and 7.09 Hz. The accelerations of the intact structure and each simulated structure states are measured under 0-5 Hz
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Fig. 2. 8-storey shear frame structure and the test setup: (a) sketch of test setup and (b) test setup.

Table 1
Simulated structure states of the 8-storey shear frame.

Structure state D31 D32 D33 D51 D52 D53 D71 D72 D73 Intact
Damage location Between 2nd floor and 3rd floor Between 4th floor and 5th floor Between 6th floor and 7th floor None
Damage extent (stiffness reduction) 1/12 2/12 3/12 1/12 2/12 3/12 1/12 2/12 3/12 None

(which covers the fundamental natural frequency of the structure) band pass white noise excitations, and then the IPVs
and the corresponding damage index are calculated, finally the damage in each simulated structure state is located. In the
experiment, the reference response measurement point for calculating IPVs is the measurement point at the 8th floor (i.e.
measurement point 8). Meanwhile, it is found that the abrupt changes in Dpy of the shear frame structure is “step change”;
thus the local maximum of D'jpy is utilized to locate the damage, and the confidence interval factor o, is set as 1.5 or 1.8.

Figs. 3-11 show the damage detection results of structure states D31, D32, D33, D51, D52, D53, D71, D72 and D73 of the
shear frame structure. All the damage cases are correctly detected by the IPV-based structural damage detection method
using the confidence interval factor o, as 1.5 or 1.8, except that false negative detection occurred in structure state D71 (see
Fig. 9). The reason for the false negative detection occurred in structure state D71 is that the effect of local damage
simulated in structure state D71 on the lower modes is slight as the damage location is far from the base, i.e. structure state
D71 is very close to the intact structure. Meanwhile, as the damage index D'jpy increases with the increase of the damage
extent for the structure state with the same damage location and different damage extent, the damage extent might be
qualitatively evaluated by the IPV-based structural damage detection method.

In order to illustrate that the IPV-based structural damage detection method can also be utilized to distinguish the
damaged and intact structures, Fig. 12 shows the damage detection results of the intact structure (i.e. structure state
Intact). It is clearly shown in Fig. 12 that the structure is undamaged using the confidence interval factor o, as 1.5 or 1.8.
Meanwhile, comparing the detection results of structure state D71 (Fig. 9, false negative detection occurred) and Intact
(Fig. 12), the damage index D’jpy of the Intact state is much smaller than that of structure state D71. Thus, it can be inferred
that the damage simulated in structure state D71 can be located if the confidence interval factor ¢, is reduced. However,
false positive detection might have occurred in some structure states due to the reduction the confidence interval factor o.

In conclusion, using the acceleration responses under 0-5Hz band pass white noise excitation and setting the
confidence interval factor o, as 1.5 or 1.8, the IPV-based structural damage detection method can be utilized to correctly
locate the damage location in the 8-storey shear frame structure if the damage extent is not very small, and distinguish the
damaged and intact structures, as well as qualitatively evaluate the damage extent.

4.2. Honeycomb sandwich composite beam

Honeycomb sandwich composite structures are widely utilized in structural engineering. Unfortunately they are apt to
suffer debonding damage when they are subjected to low energy impact in service. As it is usually impossible to detect the
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debonding damage by visual inspection, the detection of the debonding damage becomes an important issue for these
structures. In this section, the IPV-based structural damage detection method is adopted to detect the debonding damage

of honeycomb sandwich composite beam.
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The dimension of the honeycomb sandwich composite beam is 400 mm x 40 mm x 16 mm, as shown in Fig. 13. The
core is made of hexagon aluminum honeycomb, and the surface panel is made of carbon fiber composite laminate panel. In
the experiment, the honeycomb sandwich composite beam is excited by a noncontacted electromagnetic shaker at the free
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end of the beam, and 8 accelerometers are affixed along the beam with identical interval, i.e. the 8 accelerometers are
affixed at 50, 150, ..., 350 and 400 mm, respectively, as shown in Fig. 13. Using three identical honeycomb sandwich
composite beams, artificial debonding damage is simulated at three different locations, respectively, as listed in Table 2.
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The first two natural frequencies of the intact beam (Model 1) can be easily measured by sweep sine method, and they
are 56.97 and 350.91 Hz. The accelerations of the intact structure and each simulated structure states are measured under
0-100 Hz (which covers the fundamental natural frequency of the structure) band pass white noise excitations, and then
the IPVs and the corresponding damage index are calculated; finally the damage in each simulated structure state is
located. In the experiment, the reference response measurement point for calculating IPVs is the measurement point at the
free end of the beam (i.e. measurement point 8). Meanwhile, it is found that the abrupt change in D;py of honeycomb
sandwich composite beam is “step change”; thus the local maximum of D'jpy is utilized to locate the damage, and the
confidence interval factor o, is set as 1.5 or 1.8.

Figs. 14-16 show the damage detection results of structure states D11, D21 and D31 of the honeycomb sandwich
composite beams. As shown in these figures, all the structure states of the honeycomb sandwich composite beams are
correctly detected by the IPV-based structural damage detection method using the confidence interval factor o, as 1.5 or
1.8. In conclusion, using the acceleration responses under 0-100 Hz band pass white noise excitation and setting the
confidence interval factor o, as 1.5 or 1.8, the IPV-based structural damage detection method can be utilized to correctly
locate the debonding damage location in the honeycomb sandwich composite beams.

4.3. Aircraft stiffened panel

Stiffened panels are widely utilized in aeronautic structures in order to maximise the strength to weight ratio; however,
damage occurring on the interface between the stringers and the panel, such as corrosion or loosening at the rivets, will
significantly affect the performance of the structures. In this section, the IPV-based structural damage detection method is
adopted to detect the damage occurring on the interface between the stringers and the panel.

The aircraft stiffened panel model is shown in Fig. 17. Both the panel and the stringers are made of aluminum, and the
dimension of the panel is 750 mm x 35 mm x 0.5 mm. In order to simulate the intact and damage states of the structure
more quickly and conveniently, bolts are utilized to replace the rivets in the experimental model, and the damage

Table 2
Simulated structure states of the honeycomb sandwich composite beams.
Structure state D11 D21 D31
Experimental model Model 1 Model 2 Model 3
Debonding location Between 100 and 150 mm Between 200 and 250 mm Between 300 and 350 mm
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Fig. 14. Damage detection results of structure state D11 (debonding location is between 100 and 150 mm).
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occurring on the interface between the stringers and the panel is simulated by the loosening of bolt. In the experiment, the
aircraft stiffened panel is excited by an electromagnetic shaker at the middle of the free end of the panel, and 9
accelerometers are affixed along the stringers with identical interval, i.e. there are two bolts between each two
accelerometers, as shown in Fig. 17. Four different structure states with different bolt loosenings are simulated, as listed in
Table 3.

The first two natural frequencies of the intact aircraft stiffened panel can be easily measured by the sweep sine method,
and they are 10.27 and 53.15 Hz. The accelerations of the intact structure and each simulated structure states are
measured under 0-20 Hz (which covers the fundamental natural frequency of the structure) band pass white noise
excitations, and then the IPVs and the corresponding damage index are calculated; finally the damage in each simulated
structure state is located. In the experiment, the reference response measurement point for calculating IPVs is the
measurement point at the free end of the panel (i.e. measurement point 1). Meanwhile, it is found that the abrupt change
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Table 3
Simulated structure states of the aircraft stiffened panel.

Structure state D1 D2 D3 D4
Loosening bolt ID (2) (6) (10) (14)
Corresponding measurement point 2 4 6 8

damage index qpv

1 2 3 4 5 8 7 8 9
measurement point

Fig. 18. Damage detection results of structure state D1 (loosening bolt ID is (2) and the corresponding measurement point is 2).
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Fig. 19. Damage detection results of structure state D2 (loosening bolt ID is (6) and the corresponding measurement point is 4).

in Dipy of honeycomb sandwich composite beam is “impulse change”; thus the local maximum of Djpy is utilized to locate
the damage, and the confidence interval factor «. is set as 1.5 or 1.8.

Figs. 18-21 show the damage detection results of structure states D1, D2, D3 and D4 of the aircraft stiffened panel. As
shown in these figures, structure states D2, D3 and D4 of the aircraft stiffened panel are correctly detected by the IPV-based
structural damage detection method using the confidence interval factor o as 1.5 or 1.8. For structure state D1, the damage
is correctly detected when the confidence interval factor o, is 1.5, but false negative detection occurs when the confidence
interval factor «. is 1.8. The reason for the false negative detection occurring in structure state D1 is that the effect of local
damage simulated in structure state D1 on the lower modes is slight as the loosening bolt is far from the clamped end of
the panel, i.e. structure state D1 is very close to the intact structure. In conclusion, using the acceleration responses under
0-20 Hz band pass white noise excitation and setting the confidence interval factor o as 1.5 or 1.8, the IPV-based
structural damage detection method can be utilized to correctly locate the bolt loosening location in the aircraft stiffened
panel.

5. Conclusions

The theory of inner product vector and its application to structural damage detection have been investigated. The IPV
was defined by the cross correlation functions of the responses under white noise excitation. As the ideal white noise with
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unlimited bandwidth is nonexistent, the IPV calculated by the time domain vibration response under band pass white
noise is further investigated in this paper. It is theoretically proved that the IPV, which can be calculated by displacement,
velocity and acceleration, is a weighted summation of mode shapes of the structure. It is also proved that the effect of some
particular measurement noise can be adaptively eliminated in the calculation of IPV.

Based on the fact that the IPV is a weighted summation of mode shapes of the structure, the IPV-based structural
damage detection method is proposed, and the damage is located by the abrupt changes in the damage index defined by
the changes in IPV of the intact and damaged structure. The threshold for damage detection is utilized to distinguish the
changes in IPV caused by damage and various errors. The feasibility and effectiveness of the IPV-based structural damage
detection method are illustrated by three damage detection experiments, i.e. stiffness reduction detection of shear frame
structure, debonding damage detection of honeycomb sandwich composite beam and bolt loosening detection of the
aircraft stiffened panel.

As the damage detection procedure is rather simple, and is just utilizing the time domain vibration responses under
band pass white noise excitation, the IPV-based damage detection method can be used as an online damage detection
method. However, like many of the existing damage detection methods, the relations between abrupt changes in the
damage index and damage extent are rather complex; the IPV-based structural damage detection method cannot be
utilized to evaluate the damage extent quantitatively. Meanwhile, the other shortage of the IPV-based structural damage
detection method is the cost of sensors, which means that the sensor should be located close to the damage.
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